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ABSTRACT

Low-frequency (LF) motions of floating structures are commonly modeled as the response of an oscillator to
a second-order wave excitation. We present here an empirical method that reliably estimates the oscillators
parameters and quadratic transfer function (QTF) used in such models.

The method is based on an active stationkeeping system that enables to accurately control external
boundary conditions applied on the floating structure in a wave basin. The resulting system can be successively
tuned to different frequency ranges of interest. Then, by deconvolution and optimization, LF damping
and added-mass loads, as well as a response-independent wave excitation load, can be evaluated. From the
wave elevation, and estimated load time series, the difference-frequency QTF is finally estimated by a

cross-bi-spectral analysis, including a new treatment of statistical noise.
The paper describes the proposed method in details, and illustrates it with the study of a ship-shaped
floating unit in a sea-state of relevance for the fatigue design of mooring systems (steep waves, low return

period).

1. Introduction

Large-volume moored structures have eigenfrequencies in the range
2-20 mHz, i.e.well below frequencies contained in the wave spectrum
(50-200 mHz). They are usually associated with eigenmodes contained
in the horizontal plane, i.e. combinations of surge, sway, and yaw. It
is well-known that nonlinear terms in the wave-structure interaction
problem yield wave loads at these low frequencies (Faltinsen, 1993,
Chap. 5). For systems with little damping,’ even if low-frequency
wave loads are generally smaller in magnitude than wave-frequency
loads, the resulting response of the floater can be significant near reso-
nance. Quantifying low-frequency (LF) wave loads in severe sea-states
(i.e. when the wave amplitude squared becomes comparatively large) is
therefore a crucial step in the design of mooring systems, risers, power
cables, and also for the heading stability of turret-moored structures.
Common engineering practice is to approximate the hydrodynamic
wave loading process on large-volume offshore structures as the sum
of 1st and 2nd-order wave loads, in terms of the wave steepness, the
2nd-order component being expected to describe the LF excitation. The
LF response, i.e. the displacement and heading, is then described as
the response of a mechanical oscillator to this LF excitation. The mass

term in this oscillator includes the structural mass and the asymptotic
LF value of the added mass, and the stiffness corresponds to one of the
positioning system. The LF damping results from viscous damping on
the hull due to skin friction and flow separation, wave drift damping
(more on this term later on), and damping induced by the riser system
and positioning system. The contribution of each component to the
total LF damping is very case dependent, and varies with the hull
form, water depth, and sea-state, among others (Molin, 2002, Chapter
6). Our objective here is to model LF loads on the floater only, as an
input to global analyses where subsea slender structures are modeled
separately (Aksnes et al., 2015).

In the same way as linear wave loads are described by linear transfer
functions, the 2nd order LF excitation on the floater is modeled by a
difference-frequency Quadratic Transfer Functions (QTF) denoted H®.
It is a complex function linking the hydrodynamic load to a pair of
incoming wave components with complex amplitude and frequency
(@, f1)i=(12, as follows. Assuming that f; < f,, and defining the
difference-frequency Af = f,— f;, the LF hydrodynamic load will occur
at a frequency Af, and its complex amplitude will be 2H®(f;, f;)a;a;.
As a practical example, a difference-frequency QTF H® = 1 results,
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in an irregular sea state, in a “load” equal to half of the amplitude
square of the wave envelope: in other words, the 2nd order LF loading
is in phase with the wave groups in this case. However, QTFs generally
include an imaginary part (a phasing) which can be significant in
shallow water, and exhibit amplitude variations over the bi-frequency
(f1» f») domain. This phasing with respect to the incoming wave is
particularly important when it comes to capturing extreme loads in
mooring lines, as these occur when large LF offsets (leading to a large
“local” stiffness of the mooring system) are combined with large WF
excitation.

1.1. Numerical and empirical QTF estimation methods

QTFs can be estimated numerically by 2nd order potential the-
ory, where a perturbation method is applied, meaning that the wave
steepness and motions are assumed to be asymptotically small. Ex-
amples of commercial programs currently implementing such methods
are WAMIT, Hydrodstar, Wadam, AQWA and Orcawave. The compu-
tational burden associated with numerical estimations of full QTFs,
i.e. over a wide range of the bi-frequency plane, used to be an issue.
Various simplifying approximations were therefore developed, such as
Newman or Pinkster approximations. See de Hauteclocque et al. (2012)
and Engebretsen et al. (2020) for an overview and some important
limitations of such approximations. With the computational power
available nowadays, calculating full QTFs with the above-mentioned
tools is now achievable in an engineering context, and such approxima-
tions become unnecessary. However, full QTFs obtained from potential
theory do not always describe the hydrodynamic loading in a satisfac-
tory way either. There are several reasons for this. (1) A significant
contribution to the LF wave load is related to the wave-frequency (WF)
relative wave elevation at the waterline (Pinkster, 1980, page 38).
In many cases, the latter is affected by viscous drag loads, which are
amplitude- and frequency-dependent. For example bilge keels increase
the global WF heave or pitch damping on a ship by locally enforcing
flow separation, and hereby influence the amplitude and phasing of her
motions with respect to the incoming wave. LF wave loads are in turn
affected as shown numerically in e.g. Engebretsen et al. (2020). They
can therefore only be predicted correctly by potential theory if such
amplitude- and frequency-dependent viscous effects are modeled cor-
rectly. (2) Wave-current interaction is not treated in a fully consistent
way in 2nd order potential theory. The most prominent approximations
are based on Aranha formula (1994) which corrects the LF load based
on the wave frequency and relative LF velocity with respect to the
current. Recently, another semi-empirical correction has been proposed
by the EXWAVE project to account for wave—current interaction and
sea-state dependency for semi-submersibles (Fonseca et al., 2017). It
has also been applied, with promising results, to model wave-drift
damping (Ommani et al., 2017). (3) The fundamental assumption of
perturbation theory is that the 2nd-order (LF) motions are smaller in
magnitude than the 1st-order (WF) motions. This assumption is violated
for moored structures, as surge LF motions are typically an order of
magnitude larger than WF motions. By Taylor expanding the LF wave
excitation in the LF velocity and LF displacement, it appears that this
violation results in a modification of the LF damping, stiffness and
wave excitation (Molin, 2002, Chapter 6). A similar effect on the added
mass is reported in Kinoshita et al. (2002) and Yoshida et al. (2005).
While significant modifications of eigenfrequencies in harsh sea states
have been reported for offshore structures, for example in Ommani
et al. (2017), these are not fully understood and modeled yet. As of
today, only the modification of LF damping is accounted for, through
the so-called wave drift damping. (4) Finally, beyond-2nd order effects
might lead to increased loads. Some of these effects can be categorized
as “potential” effects, as they could in principle be modeled by a
higher-order potential theory. An example is the additional load caused
by a rapid change of geometry near the free surface, such as bow
flares on ships. An other example is the couplings between yaw and
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other degrees of freedom, studied e.g. in Grue and Palm (1996). There
are also known beyond-2nd order viscous effects, the most prominent
example being obtained when integrating Morison-drag on columns
up to the instantaneous free-surface. This results in 3rd-order loads in
terms of wave amplitude (Faltinsen, 1993, p. 153).

In the harsh sea-states relevant for design, empirical
estimation/correction of nonlinear wave loads is therefore necessary
(Aksnes et al., 2015; Fonseca et al., 2017; Fonseca and Stansberg,
2017). Empirical methods consist in “observing” the response of the
structure to a known incoming wave to infer the load it was subjected
to. The state-of-the art approach for moored structures consists in
model testing in hydrodynamic laboratories. In such a setting, the
floater is kept in position by a horizontal mooring system connected to
the basin sides. The stiffness of the mooring system in surge, sway and
yaw is designed to be “soft”, i.e. leading to natural periods well above
the WF range, in order to minimize the effect on the WF motions of the
floater. This system is then subjected to incoming waves representing
a sea-state of interest, where the wave energy is usually concentrated
around a peak period, and the resulting motions of the floater are
recorded. From there, two types of methods are usually applied to
estimate the LF wave loads. In the first case, the wave excitation
loads are estimated from deconvolution of the motions by assuming
a linear oscillator with known parameters. Then, from the load and the
measured undisturbed input wave, QTFs are estimated using cross-bi-
spectral analysis (see e.g. Pinkster (1979), Rugh (1981) and Stansberg
(1997) for applications to marine hydrodynamics and Kim (2004) for
a thorough literature study until 2004). The oscillator parameters are
updated iteratively, until the reconstructed motions match with the
measured ones. An alternative is to estimate the QTF and oscillator
parameters by a least-square fitting of the response time series (Bunnik
et al., 2006; Rogne et al., 2016). Such empirical methods are comple-
mentary to numerical methods, whose results might be confirmed (as it
is generally the case in moderate sea-states), or corrected, as generally
needed in harsher sea states, and/or in presence of current (Fonseca
and Stansberg, 2017).

There are, however, also several limitations related to traditional
empirical approaches, which are outlined in the following. (1) First of
all, some systems such as FPSOs in head seas, have a small bandwidth,
meaning that they respond mainly at their natural frequency. In that
case, proportional variations of damping and excitation in the model
result in very similar motion patterns. Such a “poor identifiability”
property is often a challenge in numerical modeling, as one wishes
to establish estimates of damping and excitation loads separately.
(2) Then, once the soft mooring system is designed, the dynamical
properties of the oscillator constituted by the floater in its mooring,
including its eigenfrequencies, are fixed. If some of the LF load occurs
at e.g. higher frequencies, the dynamical system might not respond
significantly to it, filtering out relevant information about the loading.
For this reason, the eigenfrequency of the soft mooring is often chosen
to be the one of the full-scale system f, .. However, we will see in
the following that this choice is not necessarily adequate. (3) Finally,
soft mooring systems induce some (uncontrolled) damping due to drag
loads on the portion of the lines in contact with water. This damping
is usually small, but it can become significant when e.g. studying ships
undergoing surge motions as the hull damping is small. This uncertainty
reduces the accuracy of the deconvolution.

1.2. Main contributions, and structure of the paper

We present here a novel “cyber—physical” empirical method aimed
at estimating LF hydrodynamic loads, and addressing the limitations
listed above. A laboratory apparatus is presented in Section 2, that
enables a precise control of external boundary conditions applied to
the structure. Secondly, by exploiting this apparatus, we present, in
Section 3, a method to estimate LF excitation forces, added-mass and
damping forces separately, which is of importance for model calibration
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purposes. The frequency range on which the LF excitation is estimated
is also increased. And finally, in Section 4, we propose an improved
way of establishing empirical QTFs from the estimate wave excitation
time series. Here, domains of the bi-frequency plane where little infor-
mation is available from the experiments are systematically identified
and discarded. The presented method is illustrated with experiments
involving a ship-shaped structure that had been studied thoroughly
earlier (Fonseca and Stansberg, 2017).

2. Laboratory apparatus

The laboratory setup used in the present work consists in an active
positioning system that applies a desired LF horizontal load 7, €
R3 (surge, sway, yaw) on the floating structure. The load 7,, can be
chosen arbitrarily, but consists here of a restoring/damping load. It
is calculated based on the low-frequency displacement/heading and
velocities of the floater, estimated by an observer acting as real-time
wave filter. The load 7,, is applied through a set of actuation lines with
tensions T = (T}, ..., T,) where n is the number of actuators. See Fig. 1
for a setup with n = 6 actuators. The block diagram in Fig. 2 shows the
control architecture of the setup presented here. The setup has been
briefly presented earlier in Sauder and Tahchiev (2020).

Before describing in details this setup, we would like to pinpoint
that using an active positioning system to estimate LF wave loads is not
a new idea. It was actually suggested more than 40 years ago (Pinkster,
1980, page 111), and some more details about the practical implemen-
tation were given in Pinkster and Huijsmans (1992). The objective at
that time was to totally restrain LF motions, while ensuring free WF
motions. The applied forces when doing so would be measured, and be
the exact opposite of the sought LF loads. Restraining LF motions was
performed by a feed-forward controller using instantaneous relative
wave elevation measurements at several places around the ship to
estimate LF forces. The feed-forward controller was completed by a
feedback controller. As they still were spurious residual LF motions
present, these were transformed into loads using assumed added mass
and damping coefficients, and subtracted from the estimated LF loads.
Note that this setup, by construction, could not provide information
about LF added-mass and damping loads themselves. Not much details
were given regarding the performance of the setup, and it is unclear
whether this setup has been used later on. To the author’s knowledge,
no other similar setups has been developed by others.

We will in the following, detail the different components of the
setup as presented in Fig. 2, starting from the physical model.

The physical model used in the present study is the Floating Pro-
duction, Storage and Offloading unit (FPSO) already studied in details
in Fonseca and Stansberg (2017) and other publications by the same
authors. The FPSO model was manufactured at a scale of A = 1/70,
and ballasted to its fully loaded condition. Main particulars and key
parameters of the FPSO are provided in Table 1. The full scale water
depth was 210 m, i.e. 3 m at model scale. The model was installed in the
Ocean Basin at SINTEF Ocean, and subjected to waves. The instrumen-
tation of the model consisted of (1) an optical motion tracking system
with sampling frequency of 100 Hz, and (2) line tension measurements
for all lines connected to the model, visible on Fig. 1, with sampling
frequency of 200 Hz, and low-pass filtering at 20 Hz.

2.1. Estimation of LF position and velocity

The measurements coming from the optical motions tracking con-
tain both the LF component and the wave frequency-range component
of the motions. To obtain real-time estimates of the LF position/heading
and velocity in real-time, we use a model-based wave-filtering tech-
nique widely used in dynamic positioning (DP) systems.

The conventions and notations for coordinate systems described
in Fossen (2011) are adopted here (see also Fig. 1). Assuming that there
is a clearly separated frequency content for WF and LF motions, let
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Table 1

FPSO main particulars (scale 1/70), mass and stability properties.
Parameter Unit Model scale Full scale
Length over all [m] 3.663 256.4
Length betw. perpendiculars [m] 3.486 244.0
Beam [m] 0.686 48.0
Draught [m] 0.380 26.6
Displacement [kgl, [t] 507.3 178365
Vertical CoG above baseline [m] 0.269 18.83
Longitudinal CoG fwd of AP [m] 1.711 119.8
Transverse metacentric height [m] 0.0322 2.254
Radius of gyration in roll [m] 0.223 15.61
Radius of gyration in pitch [m] 0.768 53.76
Natural period — heave [s] 1.4 11.5
Natural period — roll [s] 2.7 22.7
Natural period — pitch [s] 1.2 9.6

n = [N, E,y] be the LF-component of the position/attitude vector of
the body in the inertial frame of reference, equipped with a North-East-
Down coordinate system. Let v = [u, v,r] be the LF-component of the
body linear/angular velocity, expressed in a body-fixed frame of ref-
erence (surge, sway, yaw). Let R(y) be the rotation matrix converting
body-fixed vector coordinates into coordinates expressed in the inertial
frame of reference. The motions of the floater in its mooring can be
approximated by the following set of equations:

n = R(y)v (€]
MV +C(v)v+ Dv = 1,(n) + 7,(1) 2)

In this equation, the mass term M € R>3 consists of the sum of the
mass and LF-asymptotic value of the added mass, estimated e.g. from
potential flow theory. The linearized damping matrix D € R>3 can be
obtained from free decay tests, as presented in Sauder and Tahchiev
(2020). The Coriolis-centripetal term C(v)v can be neglected here since
LF velocities are small. 7,, is the force applied by the active positioning
system and 7, (?) is the LF wave excitation force.

Online wave filtering (estimation of #), and estimation of v, are
performed with the nonlinear passive observer (Fossen and Strand,
1999) described in the following. Denoting #,, € R the WF component
of the position/heading, y the measurement of n-+#,,, and J its estimated
counterpart, the estimation error (also known as the innovation) is
defined as y = y — §. The following equations describe the WF motion
estimator:

y=i+C,é 3)

E=Al+K T )

where & € RO is the state vector of a 3-degrees of freedom linear oscil-
lator, such that C,,¢ models the WF response. The matrices 4,, € R®¢
C,, € R¥% and K, € R®3 are selected based on the floater’s resonance
frequencies, damping ratios, and sea-state peak period (see Fossen,
2011, Chapter 11 for details), which, in a laboratory setting, are well
defined. Estimates of the LF position, heading and velocity are given
by

= RV+K,J (5)
MV = —DV+ R"b+ 17, + RTK,y (6)
b=-T"b+ K3y %)

where (5) and (6) copy the kinematic and dynamic equations of mo-
tions given in (1) and (2), respectively, and where (7) the estimates
slowly-varying biases, including LF wave loads. T, € R**? is a diagonal
matrix of positive time constants, that will low-pass filter the bias
variations. All gains matrices K34, have a diagonal structure, and
are selected to satisfy passivity constraints, and hence ensure conver-
gence of the estimation error to zero. The interested reader is referred
to Fossen (2011, Chapter 11) for more details. Delays introduced in the
control loop by calculation time, data processing and transport time,
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Fig. 1. Active positioning system — Setup in the Ocean Basin, including the earth-fixed North-East-Down coordinate system, the forces applied by the positioning system (in red)
and resulting load vector 7 (in blue) expressed in the body-fixed coordinate system. Notations are consistent with those presented in Fossen (2011).
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Fig. 2. Active positioning system — Block diagram. See main text for notations.

are estimated offline using cross-correlation, and the observed values 7
and ¥ are predicted using polynomial forward prediction (Vilsen et al.,
2017). Predicted values 1, and v, (20 ms ahead) are then used as
estimates of n and v in the following.

2.2. Applying restoring and damping loads

The load vector applied by the active positioning system on the
floater consists in a linear anisotropic restoring and damping load,
formulated as:

7, = —Rw) " R(a,) [D, R(a,)T Ry)v + K, R(@,)) " (1 = yef)| (8)

where «a,, defines a main axis direction with respect to North, and
K, = diag(k;, k., k.o;) and D,, = diag(d;.d,,d,,;) contain the inline,
transverse, and rotational stiffness and damping terms, respectively.
The equilibrium point is defined by n,.¢ = (Ng, Eq, yo)" -

Then, given desired a load vector 7,,, the allocation block in Fig. 2
computes the tension that should be exerted by each cable on the ship.
Let T, € RS be a tuple containing a pretension for each of the six lines
depicted in Fig. 1, in our case 15 N. Let AT € R® be the additional
tension allocated on each line in order to achieve the correct load
vector. We denote A.(n) the configuration matrix, which depends on
the actuators position, body position, and position of the attachment
point of the lines on the body (Vilsen et al., 2017). Given T;,, we obtain
AT from the Moore-Penrose pseudo-inverse of A., which leads to a
minimum deviation |AT|? to the pretension:

AT = Al(r - A.Ty) 9

For some configurations, for example when large heading are investi-
gated with the setup presented in Fig. 1, it is beneficial to adapt the

pretension T, to avoid that lines go slack. This is done automatically
by the following adaption law:

Tu(’) =

/r ( max,_(;, ¢ (To(t") + AT,(¢)) + min,_(, , ¢ (To(t") + AT, ("))
0

K, 3

o

_Tov,ﬂ,ge,) ar (10)

which moves the envelope of the tensions away from the extreme
tension values. The gain Ky, is used to tune the speed of the adaptation.

The desired line tensions are applied on the structure by using
a set of six custom-made actuators designed at SINTEF Ocean. They
consist in off-the-shelf rotary brushless servomotors, connected, with
some compliance, to the drum around which the lines are twined. The
compliance is obtained by using a clock spring with known stiffness. A
tension controller, represented in Fig. 2 defines the desired shaft angle
Ocma Of the servomotor. The control objective for the tension controller
is twofolds: (CO1) Track of the commanded LF tensions originating
from the allocation module, and (CO2) reject WF disturbances, meaning
that the line tensions should not be influenced by FPSO motions at
WEF. To achieve this objective, the controller consists of three terms:
(T1) a feed-forward term that converts change in desired LF tensions to
changes in the shaft angle, which contributes to (CO1). (T2) The second
term in the controller maps the rotations of the drum to the angle of
the shaft hereby avoiding any spurious force as requested by (CO2). The
third term (T3) of the controller is a feedback term that aims at can-
celing remaining errors. More details regarding the mechanical design
of the actuators and their controller are given in Ueland et al. (2021).
With the present setup, the typical accuracy of the force tracking was
on the order of 0.1 N.
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2.3. Conclusion

It has been shown earlier that the presented active positioning
system is able to replicate tests obtained with a passive soft mooring
system (Sauder and Tahchiev, 2020). The complete validation study
described in this reference (and not repeated here), included static
excursion tests, decay tests, and tests in irregular waves.

To summarize, the setup presented here enables to conveniently
apply a freely-chosen linear restoring and damping load based on LF
motions only. As opposed to traditional soft mooring systems, the
external load is perfectly deterministic as the tension in the lines
are feedback controlled at the attachment points on the model. The
presented setup also enables automatic heading changes and decay tests
by simply adjusting .. The anisotropic characteristic of the stiffness
and damping enables to study or mitigate the effect of couplings, by
associating a comparatively larger damping level to LF yaw motions
for example.

3. Estimation of LF hydrodynamic loads

In this section, we show how the laboratory setup presented in Sec-
tion 2 enables to efficiently estimate the LF added mass and damping
coefficients, and LF wave excitation loads over a wide range of frequen-
cies. Without loss of generality, we assume now that the motions of the
system are decoupled, and that the LF motions can be described by the
following scalar linear equation, where the quantities to be estimated
are in red:

(m + a)r[(t) + dhr’(t) = Tu'(f) + Tm(r’! V]) (11)

Let 7,,(n,#) = —d,,7n—k,n, be the (known) load applied by the apparatus
described in Section 2, (11) becomes:

(m + a)ii(t) + (dj, + d, )@ + kyn(@) = 7,,(1) 12)

The parameters in blue can be freely adjusted, and quantities in black
can be measured or derived in a post-processing phase. Assume now
that we perform a set of N, tests using the same incoming wave,
but where parameters in 7,, are varied,. We obtain the following set of
equations: Vi € {1,..., Niegs }»

mii () + dDi O (1) + kDO (1) = 71 (13)
where rﬁ(’))t = 1,,(t) — aif(t) — d, i (1) 14)

This equation now represents an oscillator with known parameters, ex-
cited by a force rt((’))t that can accurately be determined by deconvolution
(more details will be given in 3.2 about this). Now, according to the
postulated model (2), the wave excitation 7,,(f) should not vary much
from test to test, while part of the loading, namely the added mass
—aij(t) and damping loads —d,,7(t) are response-dependent, and will
vary with varying d,, and k,,. Hence, the LF added mass and damping
can be estimated by solving the following minimization problem:

T

(a.d,,) = argmin / Var, (1 v [Te + @) + dyif ()] 15)
ady 0

where Var|_, denotes the variance over the set of tests and T the test

duration. Once the optimal parameters a and d,, are found, they can be

used to determine the excitation force as

(e + @i () + dyif (1) (16)

7)) = Eizpy

={1,.,Neests }

where E; , denotes the average over the set of tests. The variance of
the same quantity provides an indication about how well the model
structure (11) suits the problem at hand.? In the following, we will first

2 One reason for which the model structure (11) might not be valid has been
discussed in Section 1.1, and is related to the fact that 7,, might be affected
by the non-infinitesimal character of the LF response. So, while achieving a
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illustrate this approach with an example before providing more insight
about the selection of the k) and d\” parameters, and test duration.

3.1. Example

We consider the FPSO described in Section 2 in head seas. The
significant wave height is H; = 7.3 m, and the peak period 7T, =
10.0 s. The wave energy spectrum (JONSWAP) is presented in Fig. 3.
Such a sea-state is typically of importance when estimating fatigue
damage on mooring lines, as it is energetic and occurs with a relatively
high frequency in the Norwegian Sea. Furthermore, it is interesting
for the purpose of the present research, as (1) it is rather steep, with
2nH /(T pz) ~ (.05, meaning that weakly nonlinear effects such as 2nd-
order wave loads should be significant, and (2) because T, is in the
vicinity of the heave and pitch natural periods (see Table 1), where
the surge component of the difference-frequency QTF is usually large
and/or exhibits large variations. On the other hand, the sea-state is
not extreme, in the sense that green-water or bow-flare slamming do
not occur much during the tests (confirmed by video footage during
the present study). This means that 2nd-order potential theory also
provides adequate estimates of the LF wave loads for this sea-state (Fon-
seca and Stansberg, 2017), which adds a useful reference to benchmark
the present empirical estimation method.

Five tests (Nigs = 5) were performed, with a full-scale duration
T = 14223 s each. The values of kf,",) and df,';) used in each test are
reported in Table 2. In tests 1-3 the damping d,, increased, while the
stiffness remained close to its nominal value k,, = 268 kN/m. In tests
4 and 5 the stiffness k,, varied, while keeping the damping close to its
nominal value d,, = 315 kN/(m/s). The resulting motions of the floater
for the five cases are plotted in black in Fig. 10. It is clear that the
frequency content and amplitude of the motion varies significantly from
test to test.

Applying the method described above, the resolution of (15) results
in identified parameters @ = 12.29 t, i.e. a LF added-mass in surge of
about 7% of the structural mass, and a linearized LF damping of d), =
302 kN/(m/s), which corresponds to a damping ratio of 2% for the full-
scale asset. These results are in good agreement with results established
independently by Fonseca and Stansberg (2017). The value of the
cost function in (15) is presented in Fig. 4. The estimated excitation
force time series 7,(t), estimated from (16), is also represented in
Fig. 4. It can be seen that the standard deviation of the estimated
7,, across the tests is very small, which validates the model structure

perfectly consistent wave loading across all cases (i.e. a zero variance) should
not be expected in general, a sufficiently small variance supports the validity
of the assumed structure of Eq. (11).
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Table 2

Parameters k) and d used in each test, and corresponding natural frequency f, and
damping ratio ¢. The listed eigenfrequencies f, correspond to periods 1/f, equal to
162 s, 240 s and 96 s, respectively..

i K d® S ¢
kN/m kN/(m/s) mHz %

1 268 315 6.16 2.3

2 267 924 6.16 6.7

3 267 2231 6.16 16.2

4 122 311 4.17 3.3

5 763 324 10.41 1.4

(11). The frequency content of the estimated force is not significant for
frequencies larger than 12 mHz (i.e. periods less than 83 s).

3.2. Deconvolution, and choice of kg,? and df,?

Estimating 7, in (13) from the measured motions and known
parameters k,, and d,, consists in performing a linear deconvolution. In
the frequency domain, it simply means that the Fourier coefficients of
7.t are obtained by dividing the Fourier coefficients of # by the complex
transfer function

H(f Vg Q)= AL an

2
() e
where 2zf, = +\/k,/m and { = d,/\/2k,m. We will refer to the
amplitude of this transfer function, as the sensitivity ¢ of the setup.
Fig. 5 presents o for each of the five tests conditions in Table 2.

The following important considerations about the choice of kE,’;) and
df,’,') can be made. First of all, the setup should have a low sensitivity
in the WF range, or near natural frequencies of the floater in the WF
range (typically modes involving heave, roll, and pitch). An important
reason for this, discussed in the introduction, is that LF loads depend
on WF motions, which should be left undisturbed. This criterion is also
related to the fact that one wishes to clearly separate by filtering the LF
motions from the WF motions in post-processing. In the present setup
(head seas), one wishes ¢ to be negligible beyond 87 mHz, which is the
heave eigenfrequency.

Then, ¢ should be high enough so that the response, i.e. the dis-
placement amplitude, is greater than position/heading measurements
uncertainty at frequencies of interest (here 0-12 mHz). This require-
ment can be quantified as follows. Let (67),;, be the order of magnitude
of the force that one wishes to measure at full scale, and (6n)p;, the
order of magnitude of the measurement error at model scale, then®

o (6M)min

> Opin 1 18
=i i A e

In the present example, setting (67)ni, = 100 kN and (67),;, = 5 mm
(i.e. requesting that a load of 100 kN at full-scale triggers a displace-
ment at least of 5 mm at model scale) leads to a minimum acceptable
sensitivity of o,,;,= 17 mm/N, which is greyed on in Fig. 5. One clearly
sees that relying on one single oscillator (among those considered
here) only will not lead to a sufficient sensitivity throughout the full
frequency range of interest (0-12 mHz), while the combination of cases
studied here covers this range.

On the other hand, it is not necessarily favorable to maximize the
sensitivity by excessively reducing d,, and hence ¢. Indeed, in case there
is some uncertainty on the natural frequency f, (due to measurement
inaccuracies on the mass or moments of inertia for example), perform-
ing a deconvolution with a very little damped oscillator might lead to
significant errors in the estimated loading near f,. This error can be

3 Density ratios are neglected, and we remind that A < 1.
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quantified by looking at

o HU Mk £ D) o)
Ttrue H(fk,,(1+¢&)f,. &)

illustrated in Fig. 6. This plots shows, for the three eigenfrequencies
in Table 2, and four representative damping ratios, the estimated
amplitude and phase error on the estimated force caused by a ¢ = 2%
error on the assumed f,. Note first that an error in the assumed f,
causes a constant error of about 2¢ on the whole frequency range
beyond f,. Furthermore, the error in the estimated force amplitude and
phase is maximal around f,, and can be significant for systems with
small d,,. This indicates that f, should, in principle, not be chosen too
close to the natural frequency of the floater in its mooring in the field
S field> @S it is precisely around this frequency that the excitation forces
should be estimated accurately.

As a final remark, when studying systems with much hydrodynamic
damping d,, which is typically the case for semi-submersibles, the re-
sulting load ,,(¢) might be dominated by damping loads —d,,#, leading
to small motions. The present setup enables to compensate for this by
selecting negative d,, values which is not feasible using a traditional
passive soft mooring setup.

3.3. A note on test duration, and conclusion

The frequency resolution (4 /), of the motion and load spectra is
directly related to the test duration T by (4f)nin, = 1/T, which is equal
to 0.07 mHz in the present example. In other words, the frequency
range of interest for nonlinear LF wave loads, here 12 mHz wide, is
described by 170 points. It is important to be aware of this when
smoothing power spectra such as the one presented in Fig. 4.

Defining the minimum test duration based on the problem at hand
can hence be done based on two criteria. (1) there should be enough
points in the “very low”-frequency range up the natural frequency of
the full-scale system f;, geig, i-€. f,T > A;, where A, is large, typically of
the order of 100. (2) the LF load spectrum should be resolved correctly
in the vicinity of f, fejq- This constraint relates to the damping ratio
of the full-scale system (e, and hence its quality factor/bandwidth:
2field fn field] > Ay, Where A, is of the order of 10-100. The value of
T = 14423 s used in the present study leads to an acceptable frequency
resolution for the system at hand.

To conclude, we have in this section shown how the apparatus
presented in Section 2 enables an independent estimation of the LF
added mass, damping, and excitation load z,. The estimated hydro-
dynamic loads are valid across several tests where the LF motions vary
significantly, which shows the validity of the linear model structure in
(11) for the case at hand. We also provided guidelines for the choice of
k9 and d to be applied in the tests, depending on the full-scale natural
periods of the system of interest, the expected level of hydrodynamic
damping, and the LF frequency range of interest.

4. Estimation of difference-frequency QTFs

In the previous section, a LF wave excitation load time-series z,,(1)
for ¢ € [0, T] was estimated. The objective is now to extract an empirical
QTF H® : R? - C, that could relate the undisturbed wave time series
x(t) to 7,,(1) for other realizations of similar sea states.

4.1. Cross-bi-spectral analysis

Let X(f) denote by the double-sided Fourier transform of x(¢). We
have x() = [% X(f)e*/'df We assume that X(f) is a complex
Gaussian (i.e. circularly distributed) random variable with zero mean,
and that the components of X (/) at any two frequencies spaced by more
than 1/T are statistically independent (Bendat and Piersol, 2010, eq
(11.114)). We define the power spectrum as S,.,.(f) = %(X*(f)X(f)) =
%(|X (f)1?y where the brackets denote the mathematical expectation.
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Fig. 4. Top left: cost function in (15) (normalized by minimizer value), and minimizer (d,d,) represented in red. Bottom: LF force estimated from (16) + one standard deviation
of the estimated 7, across the tests. Top right: power spectrum of r,,.
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In this section, we will denote the force y(¢), instead of 7, as it is the
typical notation used for outputs in signal processing. The definitions
of important terms used in the following are given in Table 3. This
table also draws a parallel between concepts used in linear signal
analysis with which most readers are familiar with, and second-order
signal analysis. Note that the notations used herein are consistent with
Volterra series expansions (e.g. use of the four quadrants of the bi-
frequency plane to describe the quadratic loads), that differ slightly
from other conventions, where y is computed by a double sum over
positive frequencies only. We define the mean frequency f, = (f; +
f>)/2 and the difference frequency Af = f, — f,. Note that the variable
change (fy,4;) < (f}, f,) has a Jacobian determinant of 1, meaning
that integration over the bi-frequency domain of functions of (f}, f5)
or (fy,Af) are equivalent.

The empirical QTF H® is estimated by using Eq. (28) in Table 3.
The power spectrum of the output (LF wave loading) S, can be found
from (30). To illustrate the mechanisms at play in these equations,
proofs are provided in Appendices B and C, respectively. Noteworthy,
two assumptions are crucial to obtain these results: that the relationship
between x and y should purely second-order, and the components
of X(f) at any two frequencies spaced by more than 1/7 should be
uncorrelated.

Deriving H® from (28) also requires an estimate of the cross-bi-
spectrum S, defined in (26) as a mathematical expectation. Due to
the stochastic nature of the wave process, a number of realizations
of x(¢) and y(r) tending to infinity* would be needed to converge
towards S,,,. In practice, only one or a few time series are available,
defined on a finite window ¢ € [0, T']. It has however been shown that
averaging over n; adjacent frequency components from a single record
of total length T = n,T, is equivalent (in terms of random error in
the estimate) to averaging over n, different records, each of reduced
length 7, (Bendat and Piersol, 2010, section 11.5). In other words,
the estimation of mathematical expectation of S,,,, and hence H®,
by smoothing sets a stringent requirement on a sufficiently large test
duration 7. This requirement comes in addition to those discussed in
Section 3.3, related to the wave load estimation. In the present work,
the smoothing was performed by convolution with a Gaussian envelope,
as previously described in Stansberg (1997).

4.2. Denoising of the QTF

Several authors have noted that, when x(¢) has a relatively narrow-
banded spectrum, then H®@ is estimated accurately only for mean
frequencies f, near the peak of spectrum (Pinkster and Huijsmans,
1992; Stansberg, 1997). This is due to the fact that the variance of the
raw cross-bi-spectrum y increases fast, in comparison with (y) when
S, decreases (Stansberg, 1997, page 9). We propose to deal with this
issue as follows. Based on Egs. (19) and (22) in Stansberg (1997), we
define the estimated signal-to-noise ratio of the cross-bi-spectrum as

Sxx(fl)Sxx(fZ)
Ef1, f) = HD(f1, f >|,/— (32)
1-J2 1-J2 T-Syy(Af)

We then cancel (set to zero) all components of H® for which & <
Emin» Where &. is a minimum signal-to-noise ratio defined by the
analyst. In other words, we enforce no contribution from the QTF to
the output (wave loads) from areas in the bi-frequency plane where
we lack information to estimate the QTF properly. In reality, there
might be some contribution elsewhere in the bi-frequency plane, so, by
“pruning” the QTF, we generally remove energy from the reconstructed
output signal. A heuristic way of alleviating this is therefore to re-scale
H®@, so as to match exactly the energy content of the output for each

4 Or an infinitely long testing period if one assumes ergodicity.
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difference-frequency, which can formally be written as:

Syymeasured Aar)
Syy,estimated Ar)

It should be noted that several authors suggest to assess and pos-
sibly alleviate the effect of statistical noise on H® estimates, by
using the Hilbert transform x(r), and more particularly the complex
analytic signal x (1) = x(t) + ixy(t), whose module is the wave enve-
lope (Pinkster and Huijsmans, 1992; Stansberg, 1997). Indeed, applying
a unit difference-frequency QTF H,(f), f,) to the input wave signal
x(t), yields an output equal to |x,(r)|>/2 (proof given in Appendix D).
So comparing H,, estimated from the pair (x(7), |x A(t)lz /2), with the
unit difference-frequency QTF, can provide some information about
the quality of the estimate of H® obtained from the pair (x(f), y(1)).
This assessment is useful to detect where assumptions discussed in
Section 4.1 might be violated. A possibility is then to re-normalize the
H®@ by H,, which was not found necessary here.

VAf >0, HD(fy, Af) « HP(f,, Af) (33)

4.3. Benchmark of the procedure against a known QTF

In order to verify the procedure above on a purely 2"-order
process, we define the following QTF, with bell-shaped amplitude,
and a phase linearly varying with difference-frequency: H®(f,, f,) =
A(f}, fr)ePYU1/2) where

im0 (= h) ) 34)

2 2
20'b 2(5h

A(f]sf2)=AoeXP<

and A, = 100 kN/m?, f, = 0.1 Hz, 6, = 7.96 mHz, and P(f}, f,) =
(f; — f») x 67.8 x 1073[°/Hz]. The same wave time series x(f) as used
in Section 3, is used, with T, = 1/f,. The QTF estimation procedure
including reconstruction of the time series takes one second on a
common laptop.

The estimated QTF is compared, in Fig. 7, to H® for three values of
the difference frequency. Two correspond to lower and upper periods
“bounds” of 100 s and 250 s that are relevant for typical offshore
systems. The third one, corresponds to 169 s, which is the natural
period in surge of the actual asset described in Section 2. According to
the proposed method, the QTF estimate is made only for bi-frequencies
at which &(f}, f,) was larger than the upper 10th percentile of £. This
results in a rather narrow band of 0.02 Hz, centered on 1/T, = 0.1 Hz.
The match in the amplitude is acceptable, with an error on the order
of 10%. The error on the phase is of the order of 15° .

It can be noticed that the relative error in amplitude and phase
increases with increasing 4f, which can be explained by the fact
that for a “peaky” spectrum such as the one used here (see Fig. 3),
Sy (1/T,)S,(1/T,+Af /2), and thus &, decrease fast with Af. Note also
that the amplitude A(f}, f,) of our benchmark QTF also decreases in
module with Af. The original and reconstructed output are compared
in Fig. 8. As (33) has been applied, their spectra agree well by construc-
tion. Differences between the reconstructed output time series can be
noticed, originating from the truncation of the QTF and the estimation
errors described above, but the main features of the time series are
well captured. The L? error between the time series is of 5.1%, and the
amplitude of the maxima are reasonably well captured. The estimation
would be acceptable in an engineering context.

4.4. Application to the FPSO

The same procedure is applied to y(r) = 7,(1), the surge force on
the FPSO estimated in Section 3, based on the same wave input x(z).
The estimated empirical QTF is compared to results obtained with 2nd
order potential theory by the EXWAVE project (Fonseca and Stansberg,
2017). Results are shown in Fig. 9. Compared to the analytical case
in the previous section, the support of H® is about twice wider, and
it results on a wider range of ¢ values, even if S, is the same as in
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Table 3

Definitions of terms, and parallels between concepts used in first-
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and second-order process analysis.

Linear analysis

Quadratic analysis

Linear Transfer Function (LTF)

Quadratic Transfer Function (QTF)

y) = / HY(N)X(f)e>d f (20) y20 = // HO(fy, L)X (fOX(fe> I fid f, 1)
*© * A A ;
W) = / ( / HO o, ADX Gy = X + {)df(])e'z“‘f’mf (22)
Fourier coefficient output Fourier coefficient output
*© A A
YO = HOGX () @3) YOas) = / HO o, ADX*(fy = S0x s+ Zhas, @4
Cross-spectrum Cross-bi-spectrum
Sy () = VT (Y () ©5) Seulis S = U1 F) = X)X ()Y (A7) ©6)
LTF estimation QTF estimation
S () Sy (f15 1)
HY(f)= 2 27 HO(f), fy) = — 28
D=55 (27) U fD= s (28)
Power spectrum output Power spectrum Output
© 2 A A
S, = HOPPS,.(f) 29 S,,(4f) = / OG0 AN S,y = 2008, + ZD0a s, 30)
Coherence function
S (f)
Cylf) = ——— (31
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Fig. 7. Comparison of the amplitude (middle) and phase (right) of the estimated QTF H® (thick dots) and true QTF H® (thin line). Left: &(f,, f,)/Emax> and difference frequencies
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the analytical verification case. The agreement between the numerical
and empirical QTFs is fair. A first amplitude peak is visible near the
(uncoupled) eigenfrequency fje.ve = 0.088 Hz. A second amplitude
top can be observed at a mean frequency fy, slightly beyond fpin =
0.103 Hz. Quantitatively, | H®| predicted by the numerical and empir-
ical methods differ by less than 10% for fj < fpitch, deteriorating when
fo differs from the peak frequency of the wave spectrum. The phase
angle of H® is rather small on the f, range of interest. For f, > 0.1 Hz
and Af = 10mHz, the numerical method predicts an increasing phase
with f,, which is captured by the cross-bi-spectral analysis, but at
a slightly higher difference frequency (phase of +50 ° for (f,,4f) =
(0.14 Hz,13 mHz)).

The numerical and experimental QTFs are used, together with the
LF damping and added mass estimated empirically in Section 3.1, to
reconstruct motions, for all external damping and restoring parameters
listed in Table 2. These motions are compared in Fig. 10, with motions
measured in the laboratory. Excellent agreement is found in this sea-
state between measurements, numerical and empirical estimations. It

is clear that the empirical (and numerical) QTF, combined with the
LF added mass and damping estimated empirically lead to satisfac-
tory estimates of the motions for whole range of mooring damping
and stiffness, confirming the adequacy of the simplified hydrodynamic
model (11) and estimated parameters. Note that the results (QTF and
damping ratios) obtained in a systematic manner here are consistent
with those obtained previously by the arguably less robust trial-and-
error method described in Section 1 (deconvolution using guessed
oscillator parameters) and used in Fonseca and Stansberg (2017).

5. Conclusion

We outlined a new method to estimate empirically the
low-frequency damping, added-mass, and wave excitation load 7,
which is of practical interest for the calibration of numerical models
of floating structures. The proposed method alleviates issues related to
the poor identifiability for systems with very narrow-banded response
(due to e.g. little damping), enabling, in particular, to distinguish LF
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damping (response-dependent) from external excitation loads r,, (as-
sumed to be response-independent) in a robust manner. The frequency

range on which 7, is estimated reliably is increased as compared to

10

traditional methods based on passive soft mooring, as the sensitivity of
the setup can now be tuned. From 7, empirical difference-frequency
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QTFs are established using cross-bi-spectral analysis, discarding auto-
matically regions of the bi-frequency plane where comparatively little
information is available from the experiments.

We validated the novel method by considering a previously-studied
FPSO, undergoing surge motions in head seas. The estimated LF damp-
ing was found to be in agreement with previous experimental studies,
and the estimated QTF was consistent with 2nd order potential the-
ory, as expected for moderate sea-states and in absence of current.
Good agreement between re-constructed and measured motions were
obtained for a wide range of external damping and stiffness, which
indicated that the simple model structure in Eq. (11), i.e. a linear
oscillator excited by a second-order process, was adequate to model
LF motions for the case at hand.

The advances presented here, were enabled by a newly developed
active positioning system, that applies a freely-chosen and determin-
istic linear restoring and damping load based on LF motions only.
This method can therefore be categorized as cyber—physical, or hybrid,
in the same way as earlier developments made by the author and
collaborators to study floating wind turbines (Sauder et al., 2016).

In Fonseca and Stansberg (2017), significant discrepancies between
numerical and empirical QTFs were shown to appear in harsher sea-
states (larger H,) and in presence of current. Further work includes
applying the present method to such conditions and to other types
floaters for which viscous effects matter. Systematic studies employing
this method will contribute to improve our understanding of the na-
ture of nonlinear hydrodynamic loads and, in long term, enhance our
modeling capabilities.
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Appendix A. Isserlis’ theorem

Let A = {ay,...,ay} be a set of integers such that 1 < «; < d for all
i, and let X € R be a Gaussian vector with zero mean. If N is odd,
then (X4) =0. If N is even, then

x= Y I XeXa,)

cell(A)i€A/c

(A1)

In particular, for A = {1,2,3,4} we have

(X1 X5 X3Xy) = (X1 X0 (X3 X4) + (X1 X3 (X X)) + (X1 Xy (X2 X3) (A.2)
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Appendix B. Fundamental equation of the cross-bi-spectral analy-
sis

Proof that S..,(fi,f2) = HP(f1, £2)Sx(f1)Sxx(f2). We denote
x(f1. f2) = X(F DX (L)Y (f, — f,) the raw complex cross-bi-spectrum.

((f1, ) = (XFDX(fYAN)

= Xt - 2oy + 5 ( [ : HO(f! Af)X"
x - xag e 2ar)

= [ : HO(f5, ANX (fo - %)X*
xtfo+ Zox(y - Eoxcry+ Lary

- /_ : HO3 APXX(fy = Zx

Af

A
xtf + oxeiry - 5L

Af
- T)X(f‘; + 7)>df(;
We now apply (A.2). Since X(f,) and X(f,) are uncorrelated if | /| — f5|
> 1/T, combinations of f; + % and f, — % factors vanish, and only
the second term in (A.2) remains.
Af

SPX () -

© A
(1. ) = / HO(f§, A XX (fy - 7f>>
Af
2
Again, correlation only if |/ — fy| < 1/T, so the integrand is nonnull
only on a Af wide interval centered on f.

x(x*(o + Zoxcry+ 2

A1) = FHOGLLIXAOPYIX G
G S) = 3 HOU LTS (TS ()
Senlf1s 1) = 201 12) = HOG 1 1S (1))

Appendix C. Power spectrum of the output

Proof that S,(4f) := [ HO (o, AN

Sulfo = ZLISexfo + rd fo

(IY@ANP) = (Y@ANY*@4f)

(Y@

= </: HO(f,ANX*(f) - %)X(f(; + %)df(; /: HO*
<ty anx sy = Shxe g+ Zhary)
- //_: HOGG A G ane - Sy + )

Af
2

Applying (A.2) to the previous equation, the first term vanishes as
X*( f(; — %) and X( f(; + %) are always uncorrelated, and the third term
(X*(f) - %)X*(f(;’ + %))(X(f(; + %)X(f(;’ - %)) vanishes, due to the
fact that X(f’) and X (f"") are only correlated if | f' — f”'| < Af. Keeping
only the second term, we obtain that

A
xx(y - 2Loxeog + Enargasy

Wrant) = [ HOuganm® gy anee g - Sox

A A
Loxey+ Enassary
T / " HO0. ANH (o, ANX (fy - %)x
ar

A
T)X*(fo + Tf»dfo

A
x(y - g +

A
X (fo = Sy +



T. Sauder

@ A
- T / HOG anPX o - 2D
A
X (XU + TP fy
o A A
=T / [HO U ANF S0 = 200, + Z0d gy

which proves the result.

Appendix D. Relationship between wave group envelope and unit
QTF

Let U(r) be the signal obtained when applying a unit one-sided
difference-frequency QTF to an input x(¢)

U@ = //_ : HO(fy, X ()X (fe> I a frd f, (D.1)
=2 //0 ” X*(fDX(fr)e 2=t rdf, (D.2)
=2 //0 T XX (e i fd f (D.3)
=2 /0 " X*(fpe” 2 hid £, /0 " X(fy)e ¥ 2d f, (D.4)
=2 ( /0 " X ’df>* ( /0 "Xy ’df> (D.5)

2| ( / " x(ne 'df> =2 < / T ax(ne 'df> D6
0 0

1 *© o 1

o1 (/w X 4(f)e™ f'df> I?= zle<t>|2

where x, is the (complex) analytic signal, whose real part is x(r) and
imaginary part is the Hilbert transform of x(¢). The module of x, is
classically denoted the envelope of x. The Fourier components of x4
are null for negative frequencies, and twice those of x for positive
frequencies.

D.7)
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